We aimed at testing the potential of biomarkers in predicting individual patient response to dopaminergic therapy for Parkinson's disease. Treatment efficacy was assessed in 30 Parkinson's disease patients as motor symptoms improvement from unmedicated to medicated state as assessed by the Unified Parkinson's Disease Rating Scale score III. Patients were stratified into weak and strong responders according to the individual treatment response. A multiple regression was implemented to test the prediction accuracy of age, disease duration and treatment dose and length. Univariate voxel-based morphometry was applied to investigate differences between the two groups on age-corrected T1-weighted magnetic resonance images. Multivariate support vector machine classification was used to predict individual treatment response based on neuroimaging data. Among clinical data, increasing age predicted a weaker treatment response.
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Introduction
Dopaminergic therapy (DT) has been the foundation of Parkinson's disease therapy for decades.
DT is based on two main pharmacological compounds: levodopa (L-3,4dihydroxyphenylalanine) and dopamine receptor agonists. Despite its extensive application in clinical practice, DT efficacy is influenced by several factors. For example, DT response deteriorates after years of treatment, becoming more intermittent and leading to severe motor and nonmotor complications (Connolly and Lang, 2014) . Notably, a high individual variability in treatment response is a common finding in clinical practice and it has been often reported in the literature (Constantinescu et al., 2007) . In particular, two studies investigated levodopa responsiveness in large series of autopsy-proven Parkinson's disease cases, showing a suboptimal treatment response in several patients (Hughes et al., 1993; Wenning et al., 2000) . However, the sources of heterogeneous DT responses across subjects are still unclear. The aim of the study is to shed light on the potential of clinical and neuroimaging data in predicting clinical response to DT in Parkinson's disease.
[ Table 1 ]
Materials and methods

Participants
Thirty patients with Parkinson's disease participated in the study (Hughes et al., 1992) (age=65.37±7.05 years mean±SD; Hoehn&Yahr stages I-III; 13 females, disease onset after 45 years of age). Stable DT comprised levodopa either in monotherapy (N=5) or combined with dopamine agonists (pramipexole and ropinirole, respectively N=8 and N=17). Differences in
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A C C E P T E D M A N U S C R I P T Ballarini et al. 4 treatment response across DT types were tested with a one-way ANOVA. The assessment of motor symptoms, implemented with the Unified Parkinson's Disease Rating Scale (UPDRS) score III, was performed during medicated (DT-on) and unmedicated states (DT-off) in a randomized order (DT-on first in 16 and DT-off first in 14 patients). For DT-off state, dopamine agonists and levodopa were withdrawn, respectively, at least 72 and 12 hours before examination. We consi dered the difference between the UPDRS-III scores in DT-on and DT-off conditions (i.e. UPDRS-III-change) as a proxy of for treatment efficacy. The study was authorized by the Ethics Committee of the General University Hospital in Prague, Czech Republic, in line with the Declaration of Helsinki.
2.2.
Clinical variables
Correlations between UPDRS-III-change and, in turn, age, disease duration, levodopa treatment duration and levodopa equivalent dose were assessed. Note that, for each pair, Pearson's partial correlations (α=0.05) were computed controlling for the remaining variables. Additionally, multivariate regression (enter mode) was conducted including these variables and setting UPDRS-III-change as dependent factor.
For MRI analyses, patients were stratified into weak and strong responders, using as cut-off the median UPDRS-III-change in our sample (15.50 points). 
ACCEPTED MANUSCRIPT
A C C E P T E D M A N U S C R I P T Ballarini et al. 5 evaluation, most patients presented with both akinesia/rigidity involvement and tremor. PD phenotypes were further defined according to Jankovic's classification to allow a better comparison with other studies (Jankovic et al., 1990) . Three outcomes are possible here: postural instability and gait difficulty (PIGD), tremor dominant (TD) and intermediate. Namely, a ratio score, computed based on the UPDRS-III items in the DT-off state, was used for the classification: ratio = mean(TD items)/mean(PIGD items). For a list of the items used for computing the mean values for TD and PIGD refer to table 1 in Stebbins et al. (2013) . In our PD cohort, 22 patients had predominant PIGD, 5 TD and 3 intermediate phenotypes. Differences in the distribution of the clinical phenotypes between strong and weak responders were assessed by means of chi-squared test. Images were preprocessed with the Computational Anatomy Toolbox (CAT-12). After spatial normalization, gray matter compartment was isolated and 8 mm smoothing was applied. Then, to take into account the effect of age, an age-correction procedure was applied based on data from 30 elderly healthy controls (age=63.57±8.09 years; 15 females) as previously described (Dukart et al., 2011) . Thus, imaging data were normalized for age before all subsequent structural analyses. The efficacy of the procedure was further tested performing a whole-brain correlation analysis between age and gray matter density (GMD) before and after age correction and comparing the z-maps of the two analyses. Individual gray and white matter volumes were entered in the models as covariates.
Neuroimaging analysis
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Univariate analysis: Voxel-based morphometry (Ashburner and Friston, 2000) was run in CAT-12 and SPM (rev.12.6685). Age-corrected GMD images entered a univariate statistical model to compare GMD between weak and strong responders using gray and white matter volumes as covariates. Only clusters surviving p<0.05 family-wise error (FWE) correction were deemed significant (uncorrected threshold, p<0.005).
Multivariate analysis: Support vector machine (SVM) classification was applied on agecorrected GMD images using libsvm (release 3.18) in Matlab. This machine learning approach based on multivariate pattern analysis allows testing the prediction accuracy of GMD images for the classification of weak and strong DT responders. The classifier was based on a polynomial kernel and was validated using a leave-one-out cross-validation procedure. Different gray matter probability masks were tested to assure the stability of results. The relative weights, indicating the contribution to the classification of each voxel, were then plotted in the original 3D brain space.
Disentangling impact of age and imaging parameters on treatment
To disentangle the influence of age and gray matter changes, the SVM model was run on the patients' images also before the age correction procedure. The rationale is that differences in SVM accuracy between pre and post age correction procedure would be attributable to the detrimental aging effect on GMD.
Moreover, to further address the influence of clinical and imaging data on the treatment response, a multivariate linear regression model was run including as predictors age, levodopa dose/duration, disease duration and the average GMD values from the consistent (i.e. overlaying) cluster from the univariate and multivariate analyses, centered on the x y z MNI coordinates -33 -32 18 (represented in orange in Fig. 3 ).
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Results
[ Figure 1 ] [ Table 2 ] [ Figure 2 ] [ Figure 3 ]
Clinical variables
Neuroimaging analysis
The correlation analysis between age and GMD before the age-correction procedure shows a pattern of negative correlations mainly in medial temporal and medial frontal structures, as expected from a consistent body of literature (Giorgio et al., 2010; Tisserand et al., 2004) . After
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2.
Univariate analysis: Significant lower GMD was found in weak compared to strong responders in the left supplementary motor area, superior frontal gyrus, and left temporoparietal operculum after age correction (Fig. 3) . Observing the unthresholded t-map for the weak<strong responders comparison, a trend towards lower GMD was detected in the right temporoparietal operculum, in supplementary motor area, superior frontal gyrus and cerebellum. The opposite contrast did not reveal significant findings.
Multivariate analysis:
The SVM approach, based on whole brain data after age correction, was able to correctly classify 77.33% weak responders and 70.67% strong responders, thus with a total accuracy of 74.0%. Positive and negative predictive values were, respectively, 0.725 and 0.757 ( Table 2 ). The regions that mostly contributed to the classification of weak responders included the supplementary motor and primary motor areas, superior frontal gyrus, the bilateral parietal opercula, and extensively the cerebellum (Fig. 3) .
Disentangling impact of clinical and imaging parameters on treatment
The SVM model applied on the patients' images before the age correction procedure showed a total accuracy of 75.77 %, correctly classifying 78.22% weak and 73.33% strong responders. An additional multivariate regression model was calculated to predict treatment efficacy from age and GMD in the left temporoparietal operculum to disentangle the contributions of both relevant factors. This analysis revealed significant effects, F(5,23)=6.56, p<0.001, with an increased r 2 of .588. Significant predictors in the model were both age (standardized β = -.496; p=.009) and GMD in the left temporoparietal operculum (standardized β =.456; p=0.006).
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Discussion
The present findings represent an initial insight into clinical and neuroimaging features that can predict individual DT response in Parkinson's disease. We showed that both increasing age and lower GMD predict a weaker DT response. Of note, weak and strong DT responders were similarly impaired in the DT-off state, suggesting that treatment response does not depend on motor symptom severity. The relationship between aging and Parkinson's disease has been subject of previous investigations (Levy, 2007) . Levy (2007) reported that age, more than disease duration, is associated with a more severe clinical progression. In addition, a previous study showed a negative association between age and the magnitude of DT response in Parkinson's disease (Durso et al., 1993) . Taken together, these pieces of evidence are in line with our finding of a poorer treatment response in older Parkinson's disease patients.
Concerning neuroimaging results, structural between-group differences were identified with univariate and multivariate analyses after applying a stringent age-correction procedure. A good agreement was found between the two analytical approaches as exemplified in Fig. 3 . Indeed, both revealed pronounced regional gray matter alterations in weak DT responders in the left supplementary motor area, superior frontal gyrus and temporoparietal operculum, compared to strong responders. The parietal operculum is a complex brain structure where different sensorimotor processes take place and, interestingly, it has been previously associated with sensorimotor recovery after moderate to severe strokes within territory of the internal carotid artery (Hannanu et al., 2017) . In addition, the SVM analysis showed also the involvement of the supplementary motor area, primary motor cortex and cerebellum in defining the weak responder group, all both crucial regions in the motor pathway. In particular, impaired activity of the
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A C C E P T E D M A N U S C R I P T Ballarini et al. 10 supplementary motor area in Parkinson's disease has been previously associated with motor impairment and, accordingly, attempts to restore its function via transcranial magnetic stimulation showed modest but significant symptoms improvement (Hamada et al., 2008) . It is thus reasonable that patients with more severe structural impairment in this area, as suggested by the univariate unthresholded results, present a weaker treatment response.
As for the relationship between age and GMD alterations, the linear regression model including both as predictors of UPDRS-III change explained 59% of the variance, as compared to the 42% of the model without imaging metrics. The comparison of standardized beta coefficients showed a similar effect of aging and GMD alterations in predicting the treatment response. This suggests that age and GMD are both significantly and independently contributing to the prediction of treatment response in PD. Additionally, in order to test the modulatory impact of age on GMDbased predictions, the SVM classification was run on the imaging data before and after applying the age correction procedure. This analysis revealed that the performance of the classifier was only minimally improved when images were uncorrected for age differences (overall accuracy pre and post age correction were respectively 75.77% and 74.0%). This again suggests a modest modulatory effect of age on the GMD-based classification, thus indicating that age and GMD are mostly independent predictors of DT treatment response in PD. Consequently, further research would be needed for the identification of mediators of the aging effect on treatment response. For example, it has been proposed that aging might influence neurodegeneration (and possibly treatment response) through the complex interaction between iron and neuromelanine accumulation and loss of dopamine neurons (Zucca et al., 2017) . Age is the only variable showing a statistically significant negative correlation (i.e. increasing age was associated with weaker treatment response). Pearson correlation coefficients (r) and pvalues are displayed. Note that, for each correlation, x and y axes represent the two sets of unstandardized residuals from regressing the variables of interest on the confounding variables.
Strong and weak responders, as selected for the neuroimaging analysis, are presented with different symbols. -IV motor complications).
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A C C E P T E D M A N U S C R I P T Ballarini et al. 16 Highlights  Can brain MRI data predict dopaminergic treatment response in Parkinson's disease?  Lower gray matter density predicts a weaker response to dopaminergic therapy  Age, but not treatment dose/duration, influences response to dopaminergic therapy  Imaging metrics and age are independent predictors of treatment response  MRI-based machine learning helps estimating individual treatment response 
